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Abstract

This paper considers a multi-agent optimal investment problem with conserva-
tive, aggressive, or neutral sentiments in an incomplete market by a BSDE approach.
Particularly, we formulate the conservative, aggressive, or neutral sentiments of the
agents by a sup-inf/inf-sup, sup-sup, or sup problem where we take infimum or
supremum on a choice of a probability measure depending on the view types and
supremum on trading strategies. To the best of our knowledge, this is the first
attempt to investigate a multi-agent equilibrium model in an incomplete setting
with heterogeneous views on Brownian motions. Moreover, we show a square-root
case where a group of agents has either conservative, aggressive, or neutral senti-
ments on the fundamental risks and a general case where the Sharpe ratio process
of the risky asset and the optimal trading strategies in equilibrium are explicitly
solved by a BSDE approach. Finally, we present numerical examples of the trad-
ing strategies and the expected return process in equilibrium under heterogeneous
sentiments, which explain how the conservative, aggressive, or neutral sentiments
affect the Sharpe ratio process of the risky asset and the trading strategies of the
agents in equilibrium.

1 Introduction

This paper investigates a multi-agent optimal investment problem under an incomplete
market setting with heterogeneous views on fundamental risks represented by Brownian
motions. Specifically, we consider an exponential utility case, where the degrees of risk
aversion and the view types on the fundamental risks differ among the agents. Particularly,
we obtain the Sharpe ratio process of the risky asset and the optimal trading strategies of
the agents in equilibrium. To the best of our knowledge, this is the first attempt to solve
for a general equilibrium in a multi-agent model under an incomplete market setting with
heterogeneous views of the agents.

Sentiments of the market participants affect asset prices in financial markets, such
as bond prices and stock prices, which has been particularly observed after the global
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financial crisis (e.g., Nakatani et al. [21] and Nishimura et al. [20]). In the financial
market, the number of fundamental risks driving the market is generally considered to
exceed the number of risky assets as in stochastic volatility models. Thus, considering
heterogeneous views of market participants in an incomplete market setting has theoretical
importance.

Moreover, this study is useful since the way the expected return on the risky asset
changes when the sentiment of the market participants varies is essential in constructing
a profitable trading strategy. For instance, when the major market participants in the
stock market have different views and when their views change, it affects the stock prices
through the trading of the market participants. If the sentiment changes are expected,
we can construct a trading strategy by predicting how the expected return on the risky
asset shifts. Furthermore, policymakers, such as central banks, can estimate the effect
of their announcement on the stock market through the change in the bandwidth of the
sentiments of market participants in the model.

In this study, we observe how the heterogeneous sentiments affect the Sharpe ratio
process, or equivalently the expected return process when the volatility process is given,
and investment strategies in an incomplete market setting, where the number of Brownian
motions is greater than the number of risky assets and the state-price density process that
defines the risk-neutral probability measure used for securities pricing is not uniquely
determined.

For related literature, Petersen et al. [26] introduce relative entropy constraints to a
stochastic system where the worst case is considered as a choice of a probability measure.
Hansen and Sargent [9] apply the robust control theory to finance. They deal with a
single agent’s utility maximization problem with a choice of a probability measure on the
conservative side. Also, as a problem of a choice of a probability measure, Chen and
Epstein [5] investigate an optimal consumption problem in finance with ambiguity on
risks.

As for optimal portfolio problems with ambiguity and general equilibrium under uncer-
tainty, Beissner et al. [2] investigate the alpha max-min expected utility with ambiguity
on risks of a single agent, which indicates a view lying between the most aggressive and the
most conservative side. Beissner and Riedel [3] also examine equilibrium under economy
with Knightian uncertainty. Beissner [4] investigates equilibrium with Knightian uncer-
tainty in a complete market. Kizaki et al. [14] consider a multi-agent optimal portfolio
problem with conservative and aggressive sentiments in a complete market setting.

Moreover, Choi and Larsen [6] derive incomplete market equilibrium under exponential
utility without a choice of a probability measure. Kizaki et al. [15] investigate equilibrium
under an incomplete market setting where agents have different income or payout profiles
and risk aversion parameters and apply the results to life-cycle investment and reinsurance
pricing.

Our work is different in that we incorporate heterogeneous views on the fundamental
risks of multiple agents to obtain the expected return process in equilibrium in an in-
complete market setting. Although in the complete market setting in Kizaki et al. [14],
utilizing the fact that the state-price density process exists uniquely and the optimal
portfolios of agents are expressed with the state-price density process, the process in equi-
librium is obtained imposing a market clearing condition, and as a result, the interest rate
process and the market price of risk are obtained. On the other hand, in the incomplete



market setting, the state-price density process is not uniquely determined, and the same
technique cannot be applied. Instead, we need to solve a system of BSDEs, which is the
difference.

Also, for sentiments in the markets, Nishimura et al. [20] and Nakatani et al. [21] esti-
mate sentiment factors in the interest rate models by using a text mining approach for the
Japanese government bond markets. Saito and Takahashi [29] investigate a sup-inf prob-
lem on aggressive and conservative sentiments for a given state variable process. Saito and
Takahashi [30] solve a sup-sup-inf problem for a single agent, where the agent works on an
optimal investment problem under aggressive and conservative sentiments by a Malliavin
calculus approach. Our work investigates a multi-agent model with sup-inf/inf-sup, sup-
sup, or sup problems for individual optimization problems in an incomplete setting, where
we solve for an equilibrium expected return process of the risky asset and the subjective
probability measure of the agents, useful in pricing assets with heterogeneous views on
fundamental risks.

Specifically, for optimal portfolio problems on multi-agent systems, Yang et al. [35]
investigate principal-agent problems for a contract design with multiple agents, where a
principal solves a utility maximization problem. Leung et al. [19] consider a decentralized
robust portfolio optimization problem with a cooperative-competitive multi-agent system.
(For other studies on multi-agent systems, see e.g., Kumar & Bhattacharya[16], Lee et
al.[18], Park et al.[25], Pinto et al.[28], Gharesifard et al. [8] and Yang et al. [36],[37].

For applications of stochastic control to optimal portfolio problems in financial risk
management, see, e.g., Cui et al. [7], Kasbekar et al.[13], He et al.[10], Ni et al.[22],[23],
[24], Ye and Zhou [38], Lamperski and Cowan [17], Sen [32], Jiang and Fu [11], Wu et
al.[34], Aybat et al. [1]). Our study differs in that we investigate market clearing on
assets among the agents, who have different views on Brownian motions and risk-aversion
parameters, to obtain the expected return process in equilibrium.

The contributions of this study are as follows. To the best of our knowledge, this
study is the first attempt to investigate the multi-agent equilibrium under an incomplete
market setting where the agents have heterogeneous views on fundamental risks. Kizaki
et al. [14] obtained the market equilibrium where the agents have heterogeneous views on
fundamental risks but in a complete market setting. This study extends the case to an
incomplete market setting, where the number of Brownian motions that drive the market
exceeds the number of risky tradable assets. Specifically, with a square-root case, where
the standard results for the existence and uniqueness of a solution for the BSDE with
stochastic Lipschitz driver do not apply since the terminal condition is unbounded, we
first solve the sup-inf/inf-sup, sup-sup, or sup problem for the portfolio (the sup part) and
the conservative or aggressive view (the inf or sup part) Then, we provide a general case
in Section 5 and a Gaussian case in Appendix B, in which the existence and uniqueness
of a solution and the comparison principle for standard BSDEs hold, is also included.

The organization of this paper is as follows. After Section 2 introduces the equilibrium
multi-agent model in an incomplete market, Section 3 shows a square-root case, where
the excess return process and the optimal strategies in equilibrium are explicitly solved.
Section 4 presents numerical examples. Section 5 provides a theorem for a general case
that also includes a Gaussian case in Appendix B. Finally, Section 6 concludes. Appendix
A provides the proof of the theorem for the general case in Section 5. Appendix B presents
a Gaussian state process case, an example of the general case in Section 5 where the system



of BSDEs is reduced to separate BSDEs.

2 Setting

In this section, we explain the multi-agent model with heterogeneous views on fundamental
risks in an incomplete market to obtain the Sharpe ratio process and the optimal trading
strategies in equilibrium. Firstly, we describe the setting of the financial market and then
introduce the individual optimization problem of each agent. We consider the following
financial market where there are I agents, where I > 2, trading one risky asset and a
money market account and I agents consists of three types of agents, that is, I agents
with conservative views on fundamental risks, I’ agents with aggressive views, and [”
agents with neutral views, where I, I, 1" > 0,and [ =1 +I' + I".

Let (2, F, P) be a probability space. Also, we let (Wy,Ws) be a two-dimensional
Brownian motion defined on the probability space, where Wy represents the Brownian mo-
tion driving the common factor process Y and Wy the one inherent to a risky asset price.
{Fi}o<t<r be the augmented filtration generated by the two-dimensional Brownian motion
(Wy, Ws), and p, piy, 0, 0y, ps, ps = /1 — p% be R-valued {F; }-progressively measurable
processes defined on [0, T], where pu, uy represent the expected return of the risky asset
price and the factor process, o, oy the volatility, and pg the correlation between the Brow-
nian motions of the risky asset process and the factor process. Particularly, we assume
oy >0, |pss| < 1,0 <t <T,and hence |ps| < 1. Let A = (A\y, Ag) " be a R?-valued {F;}-
progressively measurable process, which represents the views on the fundamental risks,
lying in some intervals. Namely, let A; = {A = (Ay, As) T|Ave] < Avis, [Asi| < Asii} with
exogenously given j\yﬂ"t, ;\S,i,t > (0 be the set of views on the fundamental risks of agent i,
where Ay, Asi, i =1,...,1 + I', are R-valued {F;}-progressively measurable processes.

Let Sy, S1 be the price process of the money market account and the risky asset
satisfying SDEs

dSO,t = 7°So7tdt, SO,(] = 1,
dS1t = pS1edt + 01514 (pstdWys + ps1dWsy),
5170 =p> 0, (1)

where the initial value of the risky asset price p is exogenously given. Specifically, we as-
sume r = 0 throughout this study and obtain the expected return process p in equilibrium,
which satisfies market clearing conditions.

Suppose that there exist I = I + I’ + I agents in the market who trade the money
market account and the risky asset aiming to maximize their expected utility on the
sum of the wealth and the wealth shock represented by the state process at the terminal
time 7" in the following. Let m; be the portfolio process satisfying fOT [T, sh1s]ds < o0,

fOT 72 0%ds < 0o, P —a.s., which describes the allocation of the agent i’s portfolio on the

riskyvasset on value basis. Then X7 the wealth process of agent i, satisfies an SDE
‘ dSt
de = T ’
! ! Sh
= m; Oroudt + ;000 (ps AWy + psidWse),
ng = Ty;0, (2)



where 6, = ’;—Z and 2,0 €R, i=1,..., 1.

Let A; be a set of admissible strategies which will be specified depending on the
respective cases in Section 3 and Appendix B so that arbitrage opportunities, where the
agent makes a profit with a positive probability without losing money, are excluded for
agent 1.

Next, let Y be an endowment process which satisfies an SDE

dY; = pydt + oy dWys, Yo = yo, (3)

where yo € R. This state process Y is a source of incompleteness, which cannot be traded
in the market and could affect p, o, ps, ps of the risky asset price process S; in (1).
We assume that there is a one-time wealth shock Y at the terminal 7', which may be
understood as the economic state at the terminal, and the wealth shock is common among
the I agents.

Agent i, i =1,..., I has an exponential utility function u; on the sum of the terminal
wealth X7 and the one-time wealth shock Y7, where u;(z) = —exp(—~,;x), 7 > 0.

Remark 1 We remark that although we assume the one-time wealth shock is Yr for all
i=1,...,1, which is common among the agents, for simplicity, we can also handle the
case where the wealth shock at the terminal T for agent i is a linear functional of Y such
as ;YT + B;, where «;, B; € R are constants, in the same way. This model corresponds
to the case where c; = 1 and [; = 0, which indicates a positive wealth shock if Yr > 0.
When o; < 0 with Yr > 0, this implies a negative wealth shock.

2.1 Individual optimization problems of three Types of agents

Also, agent 7 has either conservative, aggressive, or neutral views on the fundamental risks
related to the risky asset price and the state process. The agent aims to maximize its
expected utility by choosing the trading strategy m; while minimizing when the agent is
conservative or maximizing when the agent is aggressive with respect to the views \y; and
As,i on the fundamental risks Wy and Wy, respectively. Thus, we consider the following
sup-inf/inf-sup, sup-sup, or sup problem as the individual optimization problem.

(i) When agent i is conservative (i =1,...,1),
sup inf EF [— exp(—v: (X + Yr))], (4)
T EA; €Ay
inf sup EPY [— exp(—7(XT + Y7)), (5)

Ai€Ai A,
(ii) when agent i is aggressive (1t =1+ 1,..., 1+ 1),

Ad TG
sup  sup BT [—exp(—yi(XT + Yr))], (6)
Ai€A; mEe A ()

where A;()\;) is defined appropriately in the following specific settings to exclude arbitrage
opportunities are excluded for each fixed A;, and
(iii) when agent i is neutral (i =1+1"+1,...,1),

sup B[~ exp(—%(X7 +Y7))], (7)

mEA;



where P in (i) and (ii) is defined as

dP>i 1 [T , ) T T
=exp| — = (NG + Ay, )dt+ AsitdWgy + AyitdWyy ).
dP 2 Jo " v 0 0

As in Section 3 and Appendix B, when the weak version of Novikov’s condition (e.g.,
Corollary 3.5.14 in Karatzas and Shreve [12]) holds, by Girsanov’s theorem, dWs; =
de‘Zt + Agidt, AWy, = dWQZt + Ay,idt, where (W?l, Wg") is a Brownian motion under
P Thus, the terms As,itdt and Ay, dt with the views Ag;; and Ay, indicate the bias
of agent 7 on the instantaneous increment of the fundamental risks dWg, and dWy.

2.2 Market equilibrium

Then, given the optimal trading strategies 7},i = 1,...,I obtained by the individual
optimization problems (4) and (5), (6), or (7), we call that the market is in equilibrium
if the following market-clearing conditions are satisfied.

1

> wl,=m, Ve 0,T], (8)
=1
and
j *
> (X[ =7, =0, Ve [0,T), (9)
=1

where 7° is a R-valued {F;}-progressively measurable process, which represents the net
supply of the risky asset in value basis.
Here, we also assume

I
o = Z%‘,O, (10)
i=1

which indicates that the initial net supply is equal to the total initial wealth.

(8) is the market clearing condition for the risky asset position where the total demand
of the risky asset is equal to the net supply of the risky asset 7°, and (9) is the market
clearing condition for the money market account, where we assume that the net position
of the money market is zero. In the following specific settings, we consider the zero-net
supply 7 = 0 as a base case, and in addition to this, we investigate a positive supply
case ™ > (.

Under this setting, in the following sections, we aim to find the Sharpe ratio process
of Sy, or equivalently the expected return process 1 when the volatility process o is given,
in (1) in equilibrium, which is obtained by the following procedures.

Concretely, first presupposing the form of the views on the fundamental risks A} =
(A A5 ", i =1,..., I, wesolve the individual optimization problems (4) and (5), (6), or
(7). Then, imposing the market clearing conditions (8) and (9), we obtain the candidate
of the Sharpe ratio process in equilibrium.

Then, in theorems, given the candidate of the Sharpe ratio process 6 and the volatility
process o, we solve the individual optimization problems (4) and (5), (6), or (7) and
confirm that the market is in equilibrium.



3 Conservative, aggressive, and neutral sentiments
in a square-root model

In this section, we present a square-root case where the equilibrium is concretely obtained
by solving individual optimization problems for the three types of agents and imposing the
market clearing conditions. As we will observe in the general case in Section 5, obtaining
an equilibrium reduces to solve a system of BSDEs in general. In this square-root case,
the BSDESs reduce to a system of Riccati ODEs, which can be solved numerically.

For clarity, we restate the setting as follows. Let Sy, S; be the price process of the
money market account and the risky asset satisfying SDEs

dSO,t = TSoidt, SO,O = 1,
dSiy = puS1dt + 00514 (ps AWy + psidWst); S10 =p > 0, (11)

and the following square-root process for Y instead of (3)

dYy = (py1,.Y: + pyo)dt + oy YidWy ;Yo = yo > 0, (12)

where piy 1, fty,2, 0y are nonrandom processes with gy, <0, py2: > 0,0y >0, 0 <t <
T, the initial value of the risky asset price p is exogenously given. We also assume that
A;, the set of the views on the fundamental risks A, has the following square-root form
A ={N =y lsinVYe) T — Ve Slyie S Wi —Asir <lsie < N5, ), where Ay
and A\§; are nonnegative random processes. Then, we consider the individual optimization
problems for the conservative, the aggressive, and the neutral agents as follows.

First, we note that X™, the wealth process of agent i, satisfies an SDE below. That

. ) ; X' g, . . I
is, dX[" = %’idSu + g :“’t dSp; with 7, = 0 and a given z; such that Y ,_, z;0 = 7§:

dX{ = m000,dt + 7,000 (ps AWy + psdWsy); Xit = 40, (13)

where 6, = ’;—Z
[Individual Optimization for the three types of agents|

e (Conservative agents)

First, we consider the sup-inf/inf-sup problem of the conservative agents i, i =
1 I

g ey 5

sup inf ET[—exp(—v (X + Y7))],
T, EA; A€

inf sup BT [— exp(—v: (X + Y7))]. (14)
A€Ai A,

We consider the set of admissible strategies A; as A; = {m;| X™is a Q?z—supermartingale}
so that arbitrage opportunities are excluded. In detail, if m; € A;, m; is not an arbi-
trage strategy for the following reason. Suppose that m; is an arbitrage opportunity;,
Le., X" =z, XT' > x0, P(X}' > x;0) > 0, then Q;\f (X7 > x;0) > 0 and since

T : o .
X7 is a supermartingale, E9:" [X7'] < X[* = x;, which is a contradiction.



Here, Q? :, which represents agent i’s risk-neutral probability measure, is defined as

dQ; _ WXy +Yr)  dPN (15)
AP pPRu(XF + Yy)] AP
where we set A}, = (—i—)\ylt Y},+)\Slt Y;)" with )\;r/zt = %w\g” = = Ag

for i = 1,...,I (conservative agents), /\;” = +)‘th7)‘5” = 4N, fori =1+
1,...,I 4+ I' (aggressive agents), )\;m = )\E’i’t =0fori=1I1+1I+1,...,I (neutral
agents),

+ psaM VY Dsadl VY = vipseovaal, VY, (16)

)

and
L1
0, = ’Y_F( psi MV Yi = poudl sV Ye + vipsaal ova/ V). (17)
j=1 "
Here, I' = ZI% and (aj,...,a}) is a unique solution of Riccati equations (27)
k=17,

defined in Theorem 1 in the following.

(Aggressive agents)

In addition to the agents with conservative sentiments, one group of agents has
aggressive views on the fundamental risks, and there is another group of agents who
do not have any views on the risks. Specifically, suppose that in addition to the I
agents who have pessimistic sentiments, there are I’ agents, agents I +1,..., 1+ 1,
(I > 0) who have aggressive sentiments on the risks, and I” agents (I” > 0) without
views on the risks. That is, instead of the individual optimization problem in (14),
the problem for agent i, i =1+ 1,...,1 4+ I’ is described as

sup  sup BTV [— exp(—yi(XE + Y))]. (18)
AiEA; TI'Z‘G.AZ‘()\Z')

Let m; be a {F;}-progressively measurable process with fo . 2 02ds < 00, P — a.s.

For agents i, = I+1,...,1+I', we consider the set of admissible strategies A;(\;)
so that arbitrage opportunities are excluded for each view \; as follows. In detail,
Ai(\) = {m| X™is a Q?-supermartingale}, where Q7 is defined as
(S
dQ}  uW(XF +Yr) dPX
- 1,
W B+ v 4

Y

where

+ psilyie N/ Ye + psilsi v/ Ye — rYipS,tUY,taét\/ Y,), (19)



I
1 A *
= Z ’Y_ Ps,t)\;j,t VY, — PS,MEM\/ Y + iP5t 10y \ Ye). (20)
Here, I' = ——, and (a},...,a}) and (a},,,...,d’, ) are a unique solution of

Zk::l i ’
Riccati equations (27) and (30) defined in Theorem 1 in the following.

e (Neutral agents)

Moreover, there is a group of I” agents, agents i, i = I + I’ +1,...,I, who are
neutral about the views on the risks with individual optimization problems

sup EF[— exp(—yi(XT + Y7))). (21)

T EA;

Also, for the neutral agents i, s = I + I' +1,...,1, we set the set of admissible
strategies as A;, which is the same as the one for the conservative agents i, i =
1,...,I except for \f = (0,0)".

3.1 Market clearing conditions for zero-net supply case

Next, we define the riskless asset’s and the risky asset’s market clearing condition as

> wr, =0, Vtelo,T], (23)
=1

where we set the supply of the riskless and the risky asset to be zero.
Specifically, assuming r = 0, we obtain the Sharpe ratio process 6 and the volatility
process o in equilibrium, which satisfy the market clearing conditions as follows.

Theorem 1 Suppose that for the systems of Riccati equations (i) and (ii) in the following,
each system has a unique global solution in [0,T].
Then, the Sharpe ratio process 0 in equilibrium is given by

I
0 = VYT Z /)St>\th+PSt)\Szt YiPs,t0y0i) | - (24)

As a result, we obtain the optimal portfolio and the sentiment (7}, AI) that attains the
individual optimization problems, the sup-inf/inf-sup, the sup-sup, and the sup problem
(14),(18),(21), and satisfy the market clearing condition as

(0 + psaMri VYo + hsidli V' Ye — Yipseal oy Ye). (25)

I
it
10¢



Moreover, the expected return process is given as

I
1 . *
py = o/ VI | — Z ;(Ps,t)\;rf,@t + pS,t/\:rs‘Vi,t - %‘PS,tUY,tai,t)] . (26)
Here, (i) the system of Riccati equations fori = 1,...,I (conservative, aggressive, and

neutral agents) is given as

.

‘Flﬂ~'

2
27 ( pSt)\Y]t ps t)‘Sgt + ViP5, tUYt) + PSt)‘th + pStASzt YiPstQ; tUYt)
i\ Vi

* 1 *
+ai,t(MY,1,t + /\{/,i,to-Y,t> - §”Yi(ai,t>2‘7§2/,tv
1
airp=1T'=—Z—7F, (27)
Zk:l e

subject to fori=1,...1 4+ I (conservative and aggressive agents),

Ps,t

T
1 ~ * ~ *
” (Z —P(—P&t/\;rf,j,t - pS,t)‘TS,j,t + %‘PS,tUY,taj,Q - PS,t)‘;,z‘,t - PS,tAg,i,t - %‘PS,tUY,tai,t>
K3

j=1 "

+0'Y,ta;'k7t > 07 (28)

PS¢

I
1 ~ * ~ *
" (Z _F(_pS,tA;jJ - psvt)\TS,j,t + W’jp&tUYia’j,t) - pS,t)‘;’,i,t - PS,tAk*iz‘,t - ’Vi:OS,tUYiaz‘,t) >0,
K2

=1 i

(29)
and (ii) for arbitrary =Ny, <y < My =Ny < lsin < N i =1+1,..., T4+ 1T
(aggressive agents), the system of Riccati equations is given as
-l

—Q;
1 1
27 (Z V_F( psut/\gﬁj,t - pAsvt)\TS,j,t + VjPS,tG;,tUY,t) + psilyic + psilsic — 'YipS,taétUY,t)Q
! 1 2 2
‘|‘ai,t(MY,1,t + lY,i,tUY,t) 2%( i t) Oy
atp=1,i=I+1,... I+1I. (30)

Remark 2 Regarding the solutions of the systems of Riccati equations (27) to obtain
0, 7} for all types of agents, and (30) to provide Wﬁ’* used in the proof for the individual
optimization problem in the aggressive case in Section 3.1.2, by Picard-Lindelof theorem
of ODEs (e.g., Theorems 2.2 and 2.1.3 in Teschle[33]), each system of Riccati equations
has a unique solution up to some blow-up time Tyow—yp with Tespect to time to maturity
T =T —1, i.e., the unique solution exists for 7 € [0, Thiow—up), Since the coefficients are
locally Lipschitz continuous. Thus, in the Theorem 1, we suppose that T' < Tyoy—up. In
the numerical example in Section 4, we will show a case where the Riccati equations are
numerically solved, and the solutions satisfy the conditions (28) and (29).

10



Remark 3 Since

dS1s = puS14dt + 0151 (psdWy s + psedWs)
= (ke + 0u(psiNys VY0 + ps NV Y2))Suadt + 0014 (psdWyy + psdWgy),  (31)

)‘:[S',i,t = =g and )\;ﬂ-ﬂ5 = — Ay, tndicate that agent i sees less expected return on the
risky asset process under the subjective probability measure P than the return under the
physical probability measure P assuming that oy, psy, pst > 0. As in the proof below,
the conditions (28) and (29) make the individual optimization for a conservative agent
attained at the low ends for the views ()\T = —A§ip /\;Zt = —Ay,;.), and the problem

for an aggressive agent attained at the hzgh ends ()\S” +AS 000 )\;i’t =+AVi).  We
also note that conditions (28) and (29) imply the following with the expression of 7}, as

* OtPs ¢

zt \/— +0Ytazt

T
pS t 1 ~ * ~ *
(Z 7 Ps,t/\;,jﬂs - p57t)‘:r5‘7j7t + VP80V 405,) = PStAVie — PstNgie — ViPStO Y,tai,t)
Vi —
oyl > 0, (32)
and
i O-tpAS,t
"VY,
p ! 1
St ~ * ~ *
(Z 7_ pSat/\{/’,j,t - PS,t)‘g,j,t + ’YJPSJUY,taj,t) - PS,tA§,i,t - pS,t/\g,i,t - Vz‘PS,tUY,taz',t)

>0, (33)

respectively. Particularly, (33) indicates the agent takes a long position under the current
parameter settings oy, psy > 0. In addition, (32) automatically follows when (33) is
satisfied under the assumption that oy, oy, ps, pse > 0, ajp = 1 implying that a;, is
most likely to be nonnegative.  Moreover, we may consider the opposite case where some
agents are short on the risky asset, which indicates that the agents see a higher expected
return on the short risky asset positions under P than the drift under P and gives the
opposite results, i.e., the views are attained at the high ends for the conservative agents
and the low ends for the aggressive agents. For instance, while the conservative agents
take long positions, we may consider the case without neutral agents, where the aggressive
agents take short positions by replacing inequalities (28) and (29) with the following: For
i=I+1,...,I1+1,

/)St(

* OtpPst

it \/_ +0Ytazt

||’ Dlﬂ ~

~ T * * ~ * *
—Ps,tA Y] ¢+ = PSS T ViP5 a0ve@s,) + PsiAY i + PsiNS i — ViPs Oy

+0'Y,ta;t < 07 (34)

11



and

~i

pS t 1 A * ~ *
(Z 7— pS,t)‘l-/,j?t - pS,t)‘:[S‘J‘J +YiPs,t0v,a5,) + PsiAyi s + PsiNG s — VbSO Y,tai,t>

’L

<0. (35)

Proof of Theorem 1 The following shows that the individual optimization problem
is attained with (7}, A7) in the conservative agents’ case in Section 3.1.1. We provide the
proof for agents with aggressive or neutral views in Section 3.1.2. Then, we prove that
the market is in equilibrium, i.e., the market clearing conditions are satisfied.

We confirm that the market is in equilibrium as follows.

Since

(0 + pS,t/\;Z‘,t\/ Y + ﬁs,tkfg,i,t VY: = Yipsa; 0y Ye), (36)

* R
Tt =
YiOt

we have

I
*
=1

T
1 ~ *
=> MO sV Ye + PV Yy — vipseal,oveV/Yr)
i=1 "
! L L1
Z ; Z ; pS,t)‘JSr/,i,t VY — ﬁs,t)‘g,i,t VY +7ipsaioveV'Ye)
i=1 '* i=1 '*

=0.

Thus, ZZ_ ;¢ = 0, which indicates (23).
Also, (22) follows from (13) and (23). W

3.1.1 Proof for (7}, \!) attaining the individual optimization in the conserva-
tive case

First, we show that (7}, A\}) attains the individual optimization problem for the agents

197\

with conservative sentiments.
Let

Ji(mi, Ni) = ET [— eXP(_%(X;:i + Y1)l

First, an inequality sup,. ¢ 4. infy,ea, Ji(Ai, m;) <infyeq, sup,.c 4, Ji(Ai, ;) naturally holds
since the admissible set A; is independent of \;, where A; is a set of strategies m; such
that X™ is a supermartingale under Q;\:, where Q?: is defined by (15).

The opposite side of the inequality sup,. ¢ 4. infx,en, Ji(Ai, m:) > infy,en, sup,. e, Ji(Ni, 7i)
also holds, which can be proved by showing (A *) is the saddle point, i.e.,

12



Thus, in this square-root case, the inf-sup and the sup-inf case are solved and proved
to coincide.
In the following, we will show that the first part of (37)

Ji(A7 mi) < (A7), (38)

(R Z

follows from the convex duality argument and the second part of (37)

ToNE, 7Y < (O, ), (39)

z’z )

follows from the martingale representation of R; under P, where we define R, =
—exp(—(X;" + %t)) with V; satisfying following BSDE.
For \f, = (+A}, VY, +Ak, ,v¥5)T, we consider a BSDE under PN

{d‘/i,t - fz( zt)dt+ ZztdWYt) (40>
‘/’Z,T - YTa
with
1 s 1,
[i(Zig) = == (0" —vipseZis)” — 5ViZiss (41)

Af )
;' =0+ Ps,t)\Ty,i,t\/?t T ps’tkgﬂ"t\/?“

T
1 . %
0r = Z F;(—Ps,t/\;j,t\/ Y — pS,tATS‘,j,tV Y + ViPSta; 0yt Yi),
=t "

T T
Yr=yo+ / (v, + )\;i,tUY,t)Y;f + pyzoz)dt + / OytV YtdWth,
0 0
which can be solved as follows.

We show that V; expressed as

* * *
Vie= ai,ty;f + bi,t’ a;r =1, bi,T =0,

iT
satisfies the BSDE (40), where a;;, b}, are nonrandom processes differentiable with respect

to t satisfying Riccati equations (27) and —bf,t = af yfly2,-
Calculating dV;; and comparing it with BSDE (40),

AV, = a},dY; + Yiaj,dt + b dt
= {(a;'k,t(MY,l,t + )‘TY,i,tO—Y,t) + a;‘k,t)yt + a:‘itﬂY,Zt + b:,t}dt + a;'k,tUY,t \/?tdW{/\,?t’
we have
Ziy = a;,0y\ Yy (42)

Since f; in (41) becomes

I
1
Z_ pSt)\th\/_ pSt)\S]t\/?t—l—/y]pSta]to-Yt\/?t

2%

1
_%Zfitu

+IOS,t)‘Y,¢,t VYi+ ﬁS,t)‘L,i,t Yy — ’Yi,OS,tZi,t)z 3

13



substituting the expression of Z; in (42), we have

(2%

F

7— pSt)\y]t PSt/\th‘i"VgPSta]tUYt)+,OSt)\th+PSt>\sm %pStaltO'Yt)
j=1 "

Mw

Vi, o«
_EWH) UYt>Y;5?

which is equivalent to

_{(a;th,t + )‘TY,i,tUY,t) + af,t»/t + azt,uY,z,t + b;kt}

Hence, we obtain the system of Riccati equations in (27),

Ik %
_bi,t = Qi Hy 2t
v
—Q; =

r

I
— PSt/\ ,OSt)\ + VP840 0y 1)
(271 ]Z:;/YJ Y.,j,t S,7,t J 7.t

~ * Vi, o«
_'_pSvt)\;i,t + pS,t)\TS',i,t - ’Yz‘PS,tai,tUY,t)2 - E(Gi,t) UYt) +a; t(:U’Yt + )‘thUYt) (43)

By the assumption, the system of Riccati equations has a unique solution (a7, ..., a})
in [0, 7] that satisfies the conditions (28) and (29), and thus (V;, Z;) is a solution of BSDE
(40).

Step 1. First, for A}, = = (+ th\/?t7 —I—)\Szt Y;)", we show that 7 where 7 T =

o L0, + pStAY”\/Vt - pgt)\su\/_ Yipsity0y\/Y:) attains the sup. That is, (38)
holds.

Concretely, we consider

\¥ )
sup B [—exp(—(XF + Yr))],

T EA;
where
AF
AY; = (v + 0vi)ys )Ys + pryagdt + oy /Yed Wy,

dXT* = 71340400+ PNy VY + psidl VYot
X ~ X
+75,101 (P51 AWy + psidWgh),

AWy, = AWy, — A}, /Y,
dWg, = dWs, — N, ./ Yidt.

First, we note the following martingale property for R;, where R;; = — exp(—~; (X[ iy
Vit)), and express the risk-neutral probability measure of agent ¢, Q;\ in (15), by R;.

Lemma 1 For R; defined as R;; = — exp(—%(XZr; +Vit)), Ri is a P -martingale.

14



Proof.

T 1 *
dRiy = —viRid( X, + Vig) + i%zpti,td(XW" + Vi)

* AS 1 * * ~
= —%iRi: ((Wz’,tatetl - §’Yi((7ri,t0t[)5,t + Zis)? + (’ni,tatp&t)z) — filZiy))dt
. 2 . . 2
+(mi0upse + Zi) AWy, + 7 i,tUt/)&tdWsﬁ)
* )‘: * A )‘;ﬂ
= =il ((Wi,tatﬂs,t + Zi) AWy, + Wi,tUtﬂs,tdWs,t) ) (44)

where the drift part is calculated as

* * 1 * : O
(Wi,tatgi\ - §%‘((7T¢,t0tps,t + Ziy)? + (Wi,tUtPS,t)Q) = fi(Zi1))
1 . 1
= _5%03(%7& B YOt (07" — vipseZie))? =0,

where Z;; = a},0y4\/Y;, and by Theorem 3.2 in Shirakawa [31], the weak version of
Novikov condition holds and R; is a P* -martingale. B
Next, Qg\l in (15), the risk-neutral probability measure of agent i, is expressed as

A w(Xp'+Vr)  Rir (45)

AP EPN Xy +Yr)]  EPY[Rig]
where

wi(x) = v; exp(—).
Since
u(X]T + Vie) =i exp(—v: (X[ + Vit))
= _'ViRi,ta

and by (44)

* AF * ~ AF
d(—viRiy) = _%Rz‘,t(_%(ﬁi,t(’tp&t + Zi,t>dWY,t - %Wz‘,tatps,tdws,t)~
QN QN
By Girsanov’s theorem, (Wg* Wy ) defined by
o A*
AWy = dWy' + (7} ,00pss + Zir)dt,

)\i N
de; = dWSi\Zt + 'Yz'ﬂ':,tatﬁs,tdta

. Ar . .
is a @);'-Brownian motion.

15



X N % AL
Then, by Tt = ﬁ(et + pS,t)‘{/,i,tV Y, + PS,t)‘g,z',tV Y: — ViPst; 1Oyt V Vi) = ﬁ(et -
YiPs,ta; 1 0vV Yr),

AK

DY A* N i A*
pstdWy'y + psdWe'y = p57tdW}% + ,Os,tdWS?; — 0, dt,
and thus by

T ~ AF ~ AF
dX{" = mi00(0; + PS,t)\;z‘,t VY + PS,t)‘TG,i,t VYt + 75401 (ps i dWyy + psdWs)
AF MY ~ MY
= Wi,tat(et Cdt + pgjtdWth + pg}tdWSft), (46)

we have

* *

g A
AX[ =m0, (psidWysi + psdWi' ).

By the assumption, for m; € A;, X™ is a Q;\:—supermartingale. Also, X™ is a Q;\:—
A .
martingale since E@i [fOT(WZt)QJtht] < 00, where 7} ,0; = %(9t+pg¢/\{,ﬂ-7t\/Yt+p5,t/\g7i7t\/Yt—

’YiﬂS,tUY,taZt Y;:), 0, = 231:1 %F(—Ps,t)\i@j,t\/vt - ﬁS,t)\irq,j,t\/?t + ’YjpS,taZtUY,t\/?t)v which
is due to the integrability of Y and the fact that a}, j =1,...,I are continuous functions
bounded on [0, 7.

Moreover, we remark that

dS1y = S dt + 00511 (psdWyy + psidWsy)
. A A*
= (0r + (psaMi  VYi + PseN; V/Y2))0eS1edt + 00514 (psedWyy + psedW5)

* *
A

)\7; ’
= Utsl,t(ﬂs,tdwgé +ﬁs,tdW§£ ) (47)

which indicates that S; is also a Q?r—local martingale.
Then, by using the convex duality argument, we show that 7] attains the supremum.
Specifically, we show

A _
EP [ exp(—vi(XT + Y7))]
< B [ exp(—u( X7 +Y7))], ¥m € A,
by a convex duality argument.

We note that the following properties on the convex duality hold.
Let

;i (y) = ilelg(ui(x) —zy),

for all y > 0, where u;(x) = — exp(—;z).
Then, for all x € R, y > 0,



By (48),

X;

Q) dQ;

wi(XF* + Yr) < @(BP (X7 + Vo)l 7o) + BP ui(XT + V)| S (X + Vo),
where we set
Tr = X;Z + YT;
¥
PN o dQ;’
y=E""[u(Xy +Yr) 55

N . R
EP [ exp(—v (X + Y7))] = B [u(XT + Yr)]

deZ PN ¥ pr L dQ;

* a* : wf A"T ™
= EP" [ (u) (X7 + Vo) + B (X7 + Yo)| B9 (X5 + Vo)

< B [ (B [uy(X] + Yr)]

(X7 +Yr)]

(
PNt (T PN 1T QN i
< EPY [ (u(X7 + Yo)] + B (X7 + Yo)| B9 (X7 + Vo) (
— B [ (ul (X7 + Yo)| + B [l (Xp + Yo) (X + V)] (52
Aj ¥
= B [—exp(—yi(X7 + Y7))]. (

(51) follows since X™ is a Q;\:—supermartingale and X™ is a Q;\;—martingale, (50) and
(52) from the definition of Q;‘; in (45), and (53) from (49).
Step 2. Next, we show that A}, = (+Al, ,v/Y, +/\2r972‘7t\/}7t)T attains infy cx, EPY [— exp(—yi (X +
Yr))]. That is, (39) holds.
Note that by Lemma 1, R;; = —exp(—%(Xff + Vit)) is a martingale under P
satisfying an SDE

ARy = Zs3 AW, + By, d Wi, (54)
where
Zsit = _/YiRi,t(W;tUtpS,t + a;tUY,t Yy),
Zyir = —%Ri,t(ﬂztatﬁ&t)'
Then,

EP [~ exp(—y:(Xg + Y1) = EP [Rix] = Rig. (55)

By the localization argument in the following, the inequality (39) holds.
First, for Z; = (Zy;, Zs,;)" we define a sequence of stopping times

t
;= j Ainf{t > oy/ |Z,4)%ds > 5}, 1=1,2,..., (56)
0

17



that satisfies

71 <7 <...,and lim 7; = o0, (57)
j—o0

in particular lim; o Rinr, = Ris.

Since
ARy = Zy, AWy, + Zs,,dWa, (58)
where
Zyit = —’YiRi,t(WZtUtﬁS,t),
Zsip = =il (7] 100ps0 + a; .0y Ye), (59)
we have

t t
Riy = Rio+ / Zyi AWy + / Zs, AWy,
0 0
t t t
— Rio+ / (—(Afs = Xis) T (Byiiss Zsis) | )ds + / Zy,; WP + / Zgi AW (60)
0 0 0
Taking the expectation under P for the stopped process

TAr; ThAr TAr;
Rirne, = Rio + / (=(Afs = Xis)  (Byiiss Zsis) | )ds + / Zy; AW + / ZgsdW3E,
0 0 0 (61)
we obtain
E™[Rias,)

T/\Tj
=Rio+ EPY /0 (=N = M) " (Byiiss Zs,0s) ds] > Rip. (62)

Here we used the fact that —(\;,—\is) > 0 and Zy,,, Zg:s > 0,0 < Vs <T. We remark
that 2y, s, Zs,s > 0,0 < Vs < T follows from conditions (28) and (29) by substituting
the expressions of 7 and € into (59).

By the reverse Fatou’s lemma, we have

E”"([Riz] = BV [Tim Rigar,] > Tim BV [Rizn)

J]—00 J—00

> Rio = EP" [Rir). (63)

Therefore, infy,cp, Ji(A;, 7)) is attained at \; = A}.

(2

3.1.2 Proof for (7}, \!) attaining the individual optimization problem for the

177N

aggressive and the neutral case

The fact that (7}, Af) attains the individual optimization problem for the aggressive case

177"

is also proved in the following way. For the neutral case, we only consider the sup part for
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the strategy. Thus, it is proved in the same way as in Step 1 of the aggressive case below.

1,*
In the following, for fixed );, we first obtain 7" that makes Rl = —exp(y(X[" + V)
a P*-martingale as in Step 1 of the conservative case in Section 3.1.1, and confirm that

l’

7;* is optimal for \; in Step 1 below. Then, we consider supremum with respect to A; in

Step 2 by utilizing a comparison theorem for ODEs.
First, by applying Girsanov’s theorem to (12) with \; = (Iy;+v/' Y, lsi0v/'Y:) T, we have

T T
Yr =yo + / ((pyae + lyioye) Y + pryo,)dt + / oyiV KdWQ@.
0 0

In the same way, as in the conservative case in Section 3.1.1, we consider a BSDE

d‘/ift - _fz‘l(Zi,t)dt + Zi,tdW}é,w (64)
Vil,T =Yr,
with
l 1 )\i 2 1 2
[i(Ziy) = =00 —vipsiZiy)” — 5%iZiss (65)
27 2
6?1 = Ht —+ pS,tlY,i,t \V }/t + ﬁS,tlS,i,t V }/;57
I
1 N * /
0,5 = Z F?(—p&t}\;j’t — ps,tATg’jvt + 'Yj,OS,taj’tO'Y,t) }/;7 (66)
j=1 "
which is solved as
V;l,t = aé,tY;: + bé,tu a’é,T =1, bé,T =0,
Zig = Cli,tUY,t Yi, (67)

where al,, b}, are nonrandom processes differentiable with respect to ¢ satisfying Riccati
equations

i
_bz',t = Qi Hy 2t

)
—Qy 4

I

1 1 R . A

= ( (Z ?F(_PS,t)\;j,t - pS,tA27j7t + VjPS,taj,tUY,t) + pS,tlY,i,t + PS,tlS,z‘,t - %Ps,taﬁ,tUY,t)Q
J

1
_572‘(@2,02012%) + aé,t(MY,t +lyi0vy). (68)
Step 1. First, for Ay = (ly.i4v/Ys, lsi7/Y:) T, we show that 7. where W,f: = %(Gt +

psalyiiV'Ye + psulsiaV/'Ye — vipseal ,ov\/Yy) attains the sup.
We consider

Ag uvi
sup BT [—exp(—yi(XT + Y7))],
mi €A (Ni)
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where

dY; = (pyae + ovilyid)Ye + pyosdt + oy YtdW?ﬁs,
AXT" = 734000 + pselyisV/ Ye + Psalsiay/ Ya)dt + 400 (ps:dW3Y, + psd W),

AWy, = AWy, — ly/Yodt,
AWG, = dWs, — lsi e/ Yedt.

L,
Then, by showing that —exp(—v;(X;* + V},)) is a P*-martingale, using the convex
duality argument in the same way as in Section 3.1.1, we show that 7Tl’* attains the sup.

L%

Step 2. Next, we show that A7, = (+A},; ,v/¥:, +X%,,VY) " attains supy cx, EF = exp(—y(XE 4
Yr)) fori=1+1,....,1+1.

Ly*
Note that 7, and f are chosen so that R!, = —exp(—v;(X;" +V},)) is a martingale
under P satisfying an SDE

delL-,t = ZS,i,tdW§;7t + Zy7,~7tdW?§7t, (69)
where
Zsit = —%Ré (Wf’fUtpSt + a; 20Yt YZ),
Zyip = %RZ t(WftUtPSt)
Then,

, Al .
B [ exp(—m(X]' +Yr))] = BT ([Rif] = Rig
= —exp(—i(wio + Vo))
= —exp(—7i(wipo + aé,oyo + bé,o))- (70)
By applying a comparison theorem for ODEs (e.g., Theorem 1.3 in Teschl [33]) to two

Riccati ODEs, the second equation of (68) and the one we obtain by plugging ly; =
)\;i, ls; = )\:[S‘,i in the second equation of (68), we observe that

* l
;o 2 Qo

b;O Z bi,ﬂ? (71)
which implies that (70) is maximized at \*.
In detail, for two systems of Riccati ODEs,

)
—Qy 4

I
1 R . R
= (Z ?F(_p&t/\];f,j,t - ps,t)\TS7j7t + ViP5, 10v,i) + psilyie + Psilsic — %Ps,tai,tUY,t)Q
J

1
—5%( D20y, 4 aly(pye + lyioyy)
= ai(t, ai,t)a (72)
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and

—a,
1 ! 1 + N i * T A T * 2
= 2, (Z ?F(_p&t)‘y,j,t - pS,tAS,j,t + ”YJPS,taj,tJY,t) + pS,t)‘Y,j,t + pS,t)‘S,i,t - ’YiPS,tai7t‘7Y,t)
.
1 *
_é%(ai t)2012/t +a; t(/~LY,t + /\i/,i,to-yﬂf)
= g.(t,a;,), (73)
where
g«(t,v)
I
1
27 Z — pSt)\y]t PSt)\g]t + ViP5, tUYt) + PSt)\th + PSt)\Szt %PStUUYt)
I T
—i%'v Oy + v(py s+ )\y7i7t0'Y,t)7
gl(tv U)
1 1 . , . 2
- (Z W_F( ps t)\yj ¢+ = PsiNsjr T VPt 0vie) + psilyie + Psilsit — ViPsivoy.)
TGy
I
—5%0 Oy + V(pyae + lyitoye),
(71) holds since
g« (t, azt) > gi(t, a;t% 0<t<T, (74)

Here, (74) follows since %gl(t, ai), %gl(t, aj;) >0, forall =Ay; , <lyie < H+Ay 0 —Ag, <
Isie < +N§; 4 which is satisfied under the conditions pg, ps¢ > 0, (28) and (29).

3.2 An example of the positive supply case

This section provides an example of the positive supply case in the square-root model in
Section 3.

To introduce a positive supply 7° > 0 of the risky asset with keeping a system of
Riccati equations similar to Eq.(27)-(30) in Theorem 1, we particularly need an equilib-
rium Sharpe ratio 6, to be the form of 6, = ¢;,1/Y; with a positive nonrandom process c.
Concretely, we proceed as follows: First, given am’ > O let us define the volatility of the
risky asset price S as 0 = C“F

Also, by using the indwldual optimal demand (25) for the risky asset, we have the
optimal demand for all agents as follows:

I I
* 1 ~ *
o= o (O + VYilpsady iy + hsudlis — vipsal o). (75)
i=1 i=1 11t
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Th?n, plugging o, = %ﬁ and the market clearing condition for the risky asset, i.e.,

Zle T, = m; into (75), we obtain the equilibrium Sharpe ratio 0, as

I
1 . x
0y = '\ Yy + Z Ff(—P57t)\;,j,t — Psadl, + Vipsadlova) VY

=t "
where a7}, are the solutions of the system of Riccati equations (83)-(86) below.

In addition, the zero-net supply of the riskless asset implies that the optimal aggregate
wealth 7¢ is equal to the all agents’ optimal demand for the risky asset and hence, to the
total supply of the risky asset:

d _ ™o _
T, = E X' =
=1

~

]~

I I
(X7 — WZt) + Z Ty = Z Ty =T (76)
i=1 i=1

i=1

Moreover, using the dynamics of 7¢, namely, with (2) (the dynamics of X' f),

I
drf =d> " X[
=1

I I
= Z ﬂ-zto-tgtdt + Z WZtUt(pS,tdWKt + p/\sﬂgdW&t)
i=1

=1

= WfUt{etdt + (pstdWy s + psidWs) },
I I
=2 X5 =) o,
i=1 i=1

and 7% = 70 = a/Y, the supply of the risky asset 7* should be generated as

L —
dm} =
I

Yioul' | oy — Z

=1

| =

(pS,t)\i/’@t + ﬁS,t)\Ts,i,t - %pS,tO'Y,ta;t) dt + a v/ Yi(psidWy s + ps1dWsy);

I
s E :
Ty = Z4,0,
=1

where we suppose 77 > 0 for all ¢t € [0,7].

Motivated by this observation, we define the supply process n° as above to obtain
the next theorem, in which the excess return and volatility of the risky asset with each
agent’s optimal trading strategy in market equilibrium are obtained for three types of
agents. The proof is omitted since it is done in the same way as in Theorem 1. For
numerical examples, see Section 4.2.

=

Theorem 2 Suppose that for the systems of Riccati equations (i) and (ii) in the following,
each system has a unique global solution in [0,T].
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Suppose also that the supply of the risky asset m° is given as follows:

dr; =
L1
Yioul' |y — Z ; PS,t)\;m + /A)S,t/\fs%t - %pS,tUY,tazt) dt + a v/ Yi(ps i dWy s + psidWsy);
i=1 '
I
= Z%‘,o >0, (77)
i=1
where we suppose w; > 0 for all t € [0,T] and aiy, 1=1,... I are a unique solution of

the system of Riccati equations (i) below.
Then, for the volatility process o and the expected return process u in (11) given by

at\/?t

= 78
Oy e (78)
I
Ht = W_th ; pS,t)‘;,i,t + ﬁS,t)\TS,i,t - 'YiPS,tUY,ta;k,t) ) (79)
the process (mw}, AF) deﬁned by
Tie = o (9t + 5N VYo + DM VYe = vipsial 0w/ Y2), (80)
1Yt

with

et - ﬂ, (81)
Ot
and

)‘:,t = (_‘_)\iﬁiﬂf VY, +)\T5',i7t V Yt)T> (82)

attains the sup-inf/inf-sup, the sup-sup, and the sup problem (14),(18),(21), and the mar-
ket is in equilibrium.

Here, (i) fori=1,...,1 (conservative, aggressive, and neutral agents)
_ai,t 2% (Fat + Z —pPsA Y]t ﬁS,t)‘Ts,j,t + 'YjPS,ta;tUY,t)
? 1
+p5:t)‘i’,z’,t + ﬁS,t)\Ts,i,t - ’YiPS,ta;tUY,t) + a;t(:U/Y,l,t + )\i/,i,tUY,t) - 5’71’(@:,16)2‘712/,157
* . T 1
CLLT:LZ:L...,[;F:j—l, (83)
D k-1 T
subject to fori=1,... 1+ I'(conservative and aggressive agents)

I
S: 1 ~ * ~ * *
p,ylt (Pat + E ;F(_psﬂf)‘;j,t - pS,t)‘,TS’,j,t +ViPs,t0v,05 ) — PSiANYis — PSiNG i — %pS,tOY,tai,t)
i )
+UY,ta;t >0, (84)
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I
s, (Fat I Z

T ~ T * * ~ * *
” =Pty i — PSiAS i T ViPStOYAS,) — PSiNyiy — PStNG i — ViPStOV0
1

1
T
> 0,
i=1,...1+1T, (85)
and (ii) for arbitrary =y, <lyir < Ay —Noip Slsie < Aoy, fori=1I+1,... I+
I' (aggressive agents),

—;

I

1

= o <Z ,Y_F(pStAYJt + D5iNG 51 T iP9205,0v0) + psilyie + Psilsi — Vipsii0ve)?
J

1

al . =1. (86)

4 Numerical example

This section presents numerical examples of the equilibrium trading strategies and the
expected return process in the square-root case in Section 3. As described in Section 3,
there are two cases concretely solved: One is the zero-net supply case in Sec.3.1, and
the other is the positive supply case in Sec.3.2. In the following, we show the results
of the zero-net supply and the positive supply cases in Sec.4.1 and Sec.4.2, respectively.
Particularly, we show how heterogeneous views of the agents affect the expected return
and their trading strategies in equilibrium, numerically solving the system of Riccati
ODEs (83)-(85) in Sec.3.2, and provide explanation on the effect of the heterogeneous
views.

First, we describe the common setting and numerical procedure: We consider the
square-root case with two agents called agent 1 and agent 2 (I + I’ + I"” = 2), and the
following optimization problems as described in Section 3.

Then, we summarize our numerical procedures as follows.

1. We set exogenous parameters : Yo, fy1, fyz2, Oy, ps(ps), T, a, and agent i’s v,
)\;i, /\Tgi (¢ =1,2). In numerical examples, we suppose that py 1, fty2, oy, ps(ps),
and A;i, )\L?i (1 = 1,2) are constants.

2. We solve the following system of ODE numerically :

—a;,
2
=3 <Fa + Z (—psA; — psAb; +7jpsa,on ) + s + psAl, — %psa;ﬁtw)
* T 1 *2 2 * .
_'_ai,t(NYJ + )‘Y,iUY> — 574 Oy, Q7 = 17 t= 17 2. (87>

2
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If agent ¢ has some views )\;i, )\gﬂ. # 0, we need to confirm that the solution (af, aj)
satisfies the following conditions in ¢ € [0, 7] : when we set Ay, = AL, Ngi = AL,

2
s 1 R . A aw .
% (Fa +) ;F(—Ps)\;j — PN+ Vipsovas,) — psAy,; — psNe, — %Psffyai,t>
i =1 1
—|—0ya;t > O, (88)
and
p =~ 1
S ~ * ~ *
. <Fa +> VT(—PS)\TY,J- — psAk + vpsoval,) — psAy; — psNe, — %pSUYai,t) > 0.
i =1 1

(89)

We note that (87)-(89) are obtained from Theorem 2 in Sec.3.2, where those with
a = 0 become the corresponding equations in the equations of Theorem 1 in Sec.3.1.
In our examples, we discretize [0, 7] with one time step of 1/250.

. We obtain an equilibrium Sharpe ratio process 6 is given by
21
0p = VYiI' o — Z ?(PS)‘J{/J’ + ﬁs)\g,i — Yipsovaz,)| (90)
i=1

where we simulate 100,000 paths of Y according to Eq.(12) with a discretization of
one-time step 1/250.

Then, we calculate the expected return process of the risky asset in equilibrium:
Mt = Jt9t7 (91)
where oy is given as (93) or (94) below.

. To see agents’ individual strategies, we calculate the optimal portfolio :

1

ViOt

(O + ps A iV Ye + psAb iV Ye = vipsal o0 V/Y2), (92)

* o
Tt =

where we set o; as follows:

e Zero-net supply case : for a given positive constant & > 0,
oy =01/ Y. (93)

e Positive supply case : for a given positive constant o > 0 with (78) in Theorem
2

Y

VY

S )

Ty

(94)

[
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where the risky asset supply 77 is given as in (77) in Theorem 2: For a given initial
value 75 > 0,

dm} =
21
Yial' [a =) ?(PS/\;Z- + psAk; — vipsovar,) | dt + ar/Yi(psdWyy + psdWsy).
i=1 "

(95)

Then, for all simulation grids and paths, we confirm 7} > 0, which also implies that
the volatility process of the risky asset o, = a\/Y; /7] is positive.

4.1 Zero-net supply case

Firstly, we present the numerical example of a zero-net supply case. We suppose that
agent 1 has conservative views on the fundamental risks, i.e., )\i,’l = —0.2, )\TS71 = —0.2,

while agent 2 has neutral views, i.e., /\;2,)\272 = 0. In the following, we investigate
the effect of conservative views of an agent on the expected return of the risky asset and
trading strategies by comparing them with the case where both agents have neutral views.
In Section 4.1, we set the parameters as follows. py; = —1,uy2 = 1,0y = 0.2, pg =
0.5,p5 = /1 —p% =0.866,6 = 1,7 = 1,79 = 10,490 = 0.5, = 1.
Moreover, we compare the result to the case of both agents with neutral views, namely

)\;i = )\LJ =0, 7= 1,2. Thus, we set parameters about agents’ views and ARAs in Table
1.

Table 1: Settings of parameters about different views.

/\TY 1 )‘TS,l )‘J[Y,z )‘g 2 | V1| V2

agent 1: conservative, agent 2: neutral | -0.2 | -0.2 0 0| 1110
both agents: neutral 0 0 0 0| 1]10

Figure 1 describes the numerical solutions of the Riccati ODEs in (87) and the optimal
portfolio processes of agents 1 and 2, which compares the two cases where agent 1 has
conservative or neutral views. From the left panel, as is easily observed with the com-
parison principle for the solution of the Riccati ODEs, a7, with the conservative views is
smaller than aj , with the neutral views. Here, the conditions in (88) and (89) are satisfied
in both cases where agent 1 has the conservative views and the neutral views.

For the optimal portfolio processes, we note that as the net position of agents 1 and 2 is
zero because of the clearing condition (23), one of 7} is positive, and the other is negative.
Thus, we observe that the optimal portfolio of agent 1 is a long position (77 > 0), while
and that of agent 2 is a short position (75 < 0) in the right panel of Figure 1.

Next, let us rewrite both agents’ optimal portfolios as

* 1 ~ O- *
Tie = — = (0, + PS)‘;,l VY + PS)‘E,l VYi) — PSTyaua (96)
MoVY; o

« 1 0 Oy
Mo, = — Dg—0as ,.
2, a5 Y, t — Ps 5 Y2t
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Then, the first term of 7, ( = 1,2) stands for the mean-variance portfolio adjusted by
the risk aversion parameter 7; for both agents and also by the conservative views for agent
1, ie., (ps)\;l\/vt + ﬁs)\g’l Y}); the second term does the so-called hedging portfolio to
mitigate the terminal wealth shock.

Under the current parameter setting, the first term is dominant for agent 1, which
induces the long position, while due to the larger risk aversion parameter 7,, the sec-
ond term —pgZra;, is dominant for agent 2, which leads to the short position given
ps, 0y, 0, a;t > 0.

We remark that in equilibrium, the Sharpe ratio 6;, equivalently, the expected return
e = o8y with o > 0 must be positive, since if it is negative, the positions of both agents
are short and the market clearing condition (23) is not satisfied.

1.0

0.051
0.8

0.00 1
0.6 1

—0.054
0.4

0.0 0.2 0.4 0.6 0.8 1.0 0.0 0.2 0.4 0.6 0.8 1.0
ai ,(agent 1: C, agent 2: N) ——-- aj ,(both agents: N)
a5 ,(agent 1: C, agent 2: N) a5 ,(both agents: N) w5, (agent 1: C, agent 2: N) 75, (both agents: N)

i ,(agent 1: C, agent 2: N) ——-. m}(both agents: N)

Figure 1: Zero-net supply case. Left panel: solutions of the ODE in (87). Right panel:
optimal portfolio processes 7 and 7. Solid lines: agent 1 is conservative (C) and agent
2 is neutral (N). Dashed lines: both agents are neutral.

Secondly, we observe that the long amount of agent 1, 7}, is less when agent 1 has
conservative views, which is explained as follows. The conservative sentiments make the
long position of agent 1 7] less due to the presence of )‘i’,l’ )\L,l in the mean-variance term
in (96), which also makes the less short position 75 for agent 2 because of the clearing
condition.

Finally, Figure 2 exhibits the sample average ji of the expected return process p in
both cases with and without conservative views for agent 1. The expected return is higher
when the agent has conservative views due to the presence of )\;1 < 0 and )\271 < 0 in the
expression of p in the following:

2

1 ~ *
pe = o0y = —ol Z ?(pSA;’j + ,OS/\:rg,j + 0505 ,0v)Ys,

j=1 "

which can also be interpreted that agent 1 requires a higher expected return 4 when agent
1 has a conservative view on the risky asset price to take a long position.
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—— ji(agent 1: conservative, agent 2: neutral) -—--- u(both agents: neutral)

Figure 2: Sample average i of the expected returns in equilibrium when agent 1 has
conservative views or neutral views.

4.2 Positive supply case

In this section, we present numerical examples in the positive supply case, where a > 0.

Firstly, unless otherwise noted, we set baseline parameters as follows : py; = —1, piys =
1.5, oy =02, ps =05, ps=+/1—p5=0866, 1 =1, =1 y=1 a=1, 7§ =
5, T'=1. Then, we note I' = 1/(:- + =) = 0.5.

In the following, we study the positive supply case in terms of agents’ different views
and the effect of the parameter «. Particularly, we investigate how the differences in views
affect the expected return of the risky asset and the agents’ trading positions in Section
4.2.1 and how the expected return and their positions shift when the total supply of the
risky asset changes in Section 4.2.2.

4.2.1 Comparative study within different views’ settings

We consider two cases in Table 2 with different agents’ views. In Case 1, agent 1 has
conservative views, while agent 2 has neutral views, i.e., )\;2, )\22 = (0 as in the zero-net
supply case. In Case 2, agent 1 has conservative views, while agent 2 has aggressive views.

Table 2: Settings of parameters about different views.
Ay [ ALy | Mo [ A5,

Case 1 -0.2]-0.2 0 0
Case 1 (both agents: neutral) 0 0 0 0
Case 2 -021-02| 02| 0.2

Case 2 (agent 1: neutral, agent 2: aggressive) 0 0| 02] 0.2

First, Figure 3 shows the solutions of the ODE in (87) and agents’ optimal strategies
in Case 1. Here, we illustrate agent i’s holding ratio against the total supply of risky
assets, 1 /s, which is nonrandom :

T

*
2

2
D —(psAl; + psAl; — ’YjPSUYa}k‘,t)> -

r 1/1 ) . 1
L (_(Psﬂm + psAl; — vipsovai,) = T
« ; Jj=1 K

1
T Vi Vi Vi
(97)
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In the right panel of Figure 3, conservative agent 1’s ratio 77 /7, in the solid line shows
a decrease from the dashed line where both agents are neutral. Conversely, to satisfy
market equilibrium, the ratio of agent 2, 75 /7, is increased. Compared with the zero-net
supply case, we note that both agents take long positions in this positive supply case.

* s
0 7T7;,/,/ s
1.04 ’
0.91 0.60 1
0.8 0.55
0.7 0.50{ ———- - - -
0.6 0.45
051 0.401
0.44
T T T T T T 0.35 T T T T T T
0.0 0.2 0.4 0.6 0.8 1.0 0.0 0.2 0.4 0.6 0.8 1.0
af (agent 1: C, agent 2: N) ——-- af, (both agents: N) w; /7 (agent 1: C, agent 2: N) ——-. w},/m;(both agents: N)
a3 (agent 1: C, agent 2: N) a5, (both agents: N) m5,/m;(agent 1. C, agent 2: N) m5,./7;(both agents: N)

Figure 3: Case 1. Left panel: solutions of the ODE in (87). Right panel: holding ratios
in (97). Solid lines: agent 1 is conservative (C) and agent 2 is neutral (N). Dashed lines:
both agents are neutral and have the same ARAs, which shows overlapping of dashed
lines.

Next, Figure 4 presents the results for Case 2. In Case 2, agent 1 is more conservative
than in Case 1 due to agent 2’s aggressive views. Consequently, agent 1’s (2’s) holding
ratios in the right panel show a further decline (increase) compared to Case 1.

* s
T/ T
0.8
1.04
0.9 0.7
0.8 1 0.6
0.77 0.51
0.6
0.4
051 ~ 7
0.3
0.4
- - - - - T 0.2 T T T T - -
0.0 0.2 0.4 0.6 0.8 1.0 0.0 0.2 0.4 0.6 0.8 1.0
af (agent 1: C, agent 2: A) ———- aj, (agent 1: N, agent 2: A) —— 7,/m;(agent 1: C, agent 2: A) ———. m;,/7(agent 1: N, agent 2: A)
a3 ,(agent 1: C, agent 2: A) a3, (agent 1: N, agent 2: A) w3 ,/mi(agent 1: C, agent 2: A) m5,/mi(agent 1: N, agent 2: A)

Figure 4: Case 2. Left panel: solutions of the ODE in (87). Right panel: holding ratios in
(97). Solid lines: agent 1 is conservative (C), and agent 2 is aggressive (A). Dashed lines:
agent 1 is neutral (N) and agent 2 is aggressive. The dashed lines are almost the same as
the solid lines in Figure 3 for Case 1 since agent 1 is more conservative than agent 2 in
both cases.

Finally, Figure 5 illustrates the sample average of simulated expected returns yu, of Case
1 and Case 2. Case 1 shows a higher expected return than the case where both agents are
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neutral, which is explained as follows. In Case 1, agent 1 alone has conservative views,
and its demand for the risky asset decreases. Thus, a higher expected return is needed
to increase agent 2’s demand so that the market is cleared. On the other hand, in Case
2, the expected return is almost the same as the dashed line. This is because agents
have opposite views of the same size. Thus, the market equilibrium is satisfied without a
change in expected returns.

0.17 4

0.16

0.15 4

0.14 4

0.13 4

0.12 4

0.11 4

T T T T T T
0.0 0.2 0.4 0.6 0.8 1.0

Case 1(agent 1: conservative, agent 2: neutral)

Case 2(agent 1: conservative, agent 2: aggressive)
=== both agents: neutral

Figure 5: Sample average pi of simulated expected returns. Solid lines: Case 1, Case 2.
Dashed line: the case where both agents are neutral.

4.2.2 Comparative study about «

In this section, we set Case 3 in Table 3 to investigate the effect of the parameter a. The
settings of agents’ views in Case 3 are the same as in Case 1. Thus, agent 1 is conservative,
and agent 2 is neutral. Figure 6 and Figure 7 study Case 3 where we increase a@ = 1.3
from o = 1 in Case 1.

Table 3: Settings of parameters about different views.

)‘1/,1 )‘L,l /\1;2 /\TSQ a

Case 3 -0.2 ] -0.2 0 013

Case 3 (both agents: neutral) 0 0 0 0|13
Case 1 -0.2 | -0.2 0 0|1.0

Firstly, the right panel of Figure 6 shows that agent 1’s (2’s) holding ratio in solid line
becomes larger (smaller) than in Case 1 (see the solid lines in the right panel of Figure 3).
This is because 1/« in the second term of (97) suggests that an increase in « diminishes
the impact of views.
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1.0 0.60
0.9
0.55
0.8
0.7 0504 --—- - - -
0.6 0.45 4
0.5
0.404
0.0 0.2 04 0.6 0.8 1.0 0.0 0.2 0.4 0.6 0.8 1.0
—— aj(agent 1: C, agent 2: N) -——- af, (both agents: N) 71 4/m;(agent 1: C, agent 2: N) -—-- mj /7 (both agents: N)
a3 ,(agent 1: C, agent 2: N) a3, (both agents: N) w5, /7 (agent 1: C, agent 2: N) w5,/ (both agents: N)

Figure 6: Case 3. Left panel: solutions of the ODE in (87). Right panel: holding ratios
n (97). Solid lines: agent 1 is conservative (C), and agent 2 is neutral (N). Dashed lines:
both agents are neutral and have the same ARAs. o = 1.3 increased from a = 1 in Case
1.

Secondly, Figure 7 indicates that the expected return in Case 3 is higher than in Case
1, which is explained as follows. With the increased total supply of risky assets 7° in (95)
as « rises, the risky asset needs to become more attractive to clear the market, which
results in a higher expected return. In fact, the rise in « is expected to enhance the
Sharpe Ratio process 6 in (90), which makes the risky asset more attractive. We remark
that compared to a7, in Figure 3, the increases in the solutions a;, in the left panel of
Figure 6 contribute to the rise in the Sharpe Ratio process 6 in (90) to a certain extent.

ot

0.22 4

0.20 4

0.18 4
0.16

-7

0.14 4

T T T T T T
0.0 0.2 0.4 0.6 0.8 1.0
——= Case 1(agent 1: conservative, agent 2: neutral, & = 1)
—— Case 3(agent 1: conservative, agent 2: neutral, a = 1.3)

Figure 7: Sample average i of simulated expected returns. Solid line: Case 3 (o = 1.3
increased from o = 1 in Case 1), Dashed line: Case 1 (agent 1 is conservative, agent 2 is
neutral, o = 1).
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5 The general procedure to confirm that the market
is in equilibrium

In this section, we provide the excess return process in equilibrium in a general case where
the state process is given by

d}/; = ,LLY,tdt + O'Y,tdWY,tu }/b = Yo, (98)

and the sup-inf/inf-sup, sup-sup, and sup individual optimization problems are solved.
This includes the square-root state process case in Section 3, where the existence and
uniqueness result and the comparison principle for the BSDE with a stochastic Lipschitz
driver do not apply since the terminal condition is unbounded. Moreover, the general case
includes a Gaussian state process case in Appendix B, where the existence and uniqueness
result and the comparison principle for BSDEs with a standard Lipschitz driver apply.

5.1 Zero-net supply case

For exogenously given o, endogenously determined 6 or equivalently p is confirmed to be
in equilibrium under some conditions in the following theorem.

The individual optimization problem in an incomplete market setting in an expo-
nential utility case generally reduces to solving a quadratic BSDE (¢BSDE). Particularly,
obtaining an equilibrium Sharpe ratio process requires solving a system of gBSDEs, which
generally requires restrictive settings for the system to be solved, such as a bounded ter-
minal condition.

Since our case with an unbounded terminal condition is not within the scope of the
general theory of gBSDESs, and our setting includes the inf part on the random sentiments,
the problem needs to be solved differently from the general theory for gBSDEs. As we have
observed, in the square-root case, solving for an equilibrium reduces to solving a system
of Riccati ODEs, which can be done numerically, and the existence and uniqueness of the
solution are guaranteed up to a certain explosion time by the Picard Lindelof theorem for
ODEs. Thus, we summarize the outline of the procedure to solve for an equilibrium in
a general framework. The following theorem concretely describes the procedure. For the
proof, see Appendix A showing that (7}, A}) attains the individual optimization problem
in the conservative agent case.

Theorem 3 Let ' = —+—,
D k=1 %
—Avir (i=1,...,1)
M= tAvip (=T4+1,..,I+T) | (99)

0@@=I1+1'+1,...,1)
and

s (i=1,...,1)
Xg,i,t = +5\S,z’,t (t=1+1,....,1+1) . (100)
0G=I+1I+1,...,1)
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We assume the conditions (1)-(iv) listed below.
Then, with the Sharpe ratio process 0 in (102) below and (7, \) in the following, the
market is in equilibrium. That is, (7}, \}) given by

197\

T, = (0, + PSt)\y,t + ps t/\gm YiPstZit), (101)

,}/'L

and X}, = (5\§/7i7t,5\g72-7t)T attains the sup-inf/inf-sup problem (4), (5) (i = 1,...,1), the
sup-sup problem (6) (i=1+1,....I+1I'), and the sup problem (7) (i =1+1'+1,...,1)
for admissible strategies m € A;, where the set of the admissible strategies is given by A; =
{m| X™is a Q;-supermartingale} and Q; is defined by (iii) (a) below. For the aggressive
agents where i = I + 1,... I + I', the set of admissible strategies is instead given as
A;(\) = {7|X™is a Q-supermartingale} where Q7 is defined by (i) (b).

(Conditions)

(i) (Solutions of BSDEs to define optimal portfolios and the Sharpe ratio process exist)

(a) Suppose that there exist (Vi, Z;) i = 1,...,1, that satisfy E[supyc,<p |Visl?] < o0
E[fOT Z}ds] < co and BSDEs

dVig = —(filZvs,. ... Z54) + ;\%/,i,tzi,t)dt + ZiydWyy,

‘/:L',T = YT7
where
fi(Zl,ta ceey Zf,t)
g - 1
=2 (O + pseNyss + PseNes, — VipsaZiz)® — 5%212 t
and
I
LEe X Y
Z ; —PsiAyis = PsiNgis T ViPsiZit)- (102)

(b) Also, suppose that there exist (V}, Z})) i = I+1, ..., I+I', that satisfy E[supg<.p [VA?] <
oo, E| fo (Z2,)%ds] < oo and BSDEs

’LS

dViy = —(JAZ2) + AvauZ2)dt + Z3yd W,

‘/i,T = YT7
where
Fi(Z)
1 . e 1 AN\2
= > (01 + psiAviie + PsiAs,ie — ViPsiZiy)” — 5%’(2“) .

(ii) (The risky neutral probability measure Q; is well-defined)
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(a) We assume that

1/t X t )
{eXp ( -3 / 73(72505;08,3 + Zi,8>2 + (%Wf,sﬂsps,s)st + / %(71';303,05,5 + Zi,S)d st
0 0

2
t A+
+/ ’Yiﬂzsasﬁs,sdwsfs)} ) (103)
0 0<t<T
is a PN -martingale, where Ay = (+5\§%t, —1—5\@7”&)1 = %(ﬁt + P&t;\%/,i,t + [’557,55\?972-,,5 —

’Yips,tZi,t)-
(b) In addition, in the aggressive case i =1+ 1,..., 1+ I', we assume that

t

1 ! * * A * ;
{eXp ( D) / %‘2 (ﬂ-z):; OspPs,s + Zz?,\s)Q + (%7‘-2; USPS,S)2d8 + / %-(71'2; OspPs,s + Z;,\s)dW}éfs
0

0
t
+ / %wif;*asﬁsvsdwgi’,)} , (104)
0 ’ 0<I<T
is a P-martingale, where N\iy = Ayt Asii) W;\’* = ﬁ(&t + psidviit + PsiAsic —

")/ipS,tZi):t)- .
(111) (X™ is a martingale under @Q;)
(a) Also, for a probability measure Q; defined as
AP BT+ )]

where

uj(x) = 7y exp(—yx),

T
EQ {/ (W;t)QO'?dt
0

(b) In addition, in the aggressive case where i = I +1,...,1 + I, for a probability
measure Q) defined as

we assume that

< o0. (105)

A,k

]

>\i - . 71'.>">’<
W B g + )

)

where we assume that

T
E@ { / (WQ;*)Qafdt} < 00. (106)
0
(iv) (Optimality of \* when the optimal portfolio is given)
(a) Moreover, in the conservative case i = 1,...,1, we suppose that for all X € A;, a
BSDE

AV} = —(Asp 28, + MW Z,)dt + 25,dWs, + 23 dWyy,
Vi = exp(—w(XF + Yr)), (107)
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has a unique solution (V*, Z*) satisfying E[fOT((ZLé’t)2+(Z§\/’t)2)dt] < 00 and E[supy<,<p [V?] <
0o, and the inf is attained at \;. That is, V)" <V}, VA € A,.

(b) Also, in the aggressive case i =1+ 1,..., I+ I', we suppose that for all X € A;, a
BSDE

AV} = —(Asu 25, + Avi 23 )dt + Z3,dWsy + Z9,dWyy,
_ ﬂ__)\,*
Vi = exp(—(X7 + V7)), (108)

has a unique solution (V*, Z*) satisfying E[fOT((Z_g‘jt)al—(Z_{}tf)dt] < 00 and Efsupy<,<7 [V}?] <
00, and the sup is attained at \;. That is, V} <V} VA € A;.

5.2 Positive supply case

In a positive supply case, instead of assuming the volatility process exogenously, we assume
the volatility of the supply in absolute terms, i.e., the standard deviation of the supply in a
unit of time, and obtain the expected return p and the volatility process o, or equivalently,
the stock price process S in equilibrium. Let P? be the volatility in absolute terms of the
supply for the risky asset. Then, given the supply volatility in absolute terms, the agents’
utility, and their views on fundamental risks, we obtain the expected return process, the
volatility process, or equivalently, the stock price process in equilibrium as in the following
theorem. In this section, we define the clearing condition of the risky asset as

I
m=> w, 0<t<T, (109)

i=1

instead of (23). In the following, for exogenously given 5\}/72', S\SJ, the parameters for Y,
i.e., yo, fly, 0y, and the volatility of net supply of the risky asset in absolute term P*, we
obtain the expected return g and the volatility ¢ in equilibrium. The proof is omitted
since it is done in the same way as in Theorem 3.

Theorem 4 Let ' = —+—,

k=1 ~p

vy (i=1,...,1)
X%’,i,t = +5\y7¢,t (l =1+ 1,... ,I —+ I/) , (110)

0@@=I+1+1,....1)
and

_S\S,i,t (121,,,[)
Now = Ahgin G=T+1,.. [+T) . (111)

0@G=I+1"+1,...,1)

Given {F;}-progressively measurable process P*, we assume the conditions (i)-(iv)
listed below.
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If 7 defined as

I t
7= w0+ / P (0ds + (psudWrs + s2dWs.0)), (112)
i=1 0
is positive for P-almost surely, where ;0 >0, 1 =1,... I are the initial wealth of agent
1, and
L1
0; =T(P; — Z(f(+Ps,t)\iy,i,t + PsiNe s — YiPsiZiz))), (113)
i=1

then, the Sharpe ratio process 0 in (113) and the volatility process o defined as

atzp—g, 0<t<T, (114)
t

are in equilibrium. That is, (7}, A\f) given by
* 1 1 Ay
e = Vo (et + pS,t)\:)E/,i,t + pS,t)\is"i,t - %pS,tZi,t)a (115)
0

and
)‘Zt - (5‘;1',15’ j‘g,i,t)—r> (116)

attain the sup-inf/inf-sup problem (4), (5) (i = 1,...,1), the sup-sup problem (6) (i =
I+1,...,1+1), and the sup problem (7) (i =1+ 1'+1,...,1) for admissible strategies
m € A; and the clearing conditions (9) and (109) are satisfied.

Here, the set of the admissible strategies is given by A; = {mw|X™is a Q;-supermartingale}
and Q; is defined by (iii) (a) below. For the aggressive case where i = 1 +1,...1 + I,
the admissible strategies is instead A;(\) = {n|X™is a Q}-supermartingale} where Q7 is
defined by (iii) (b).

(Conditions)

(i) (Solutions of BSDEs to define optimal portfolios and the Sharpe ratio process exist)

(a) Suppose that there exist (Vi, Z;) i = 1,...,1, that satisfy E[supy<,<r|Vis|?] < o0,
E[fOT Z?ds] < oo and BSDEs

dVie = —(fi(Z1s, -, Z14) + /_\iy,i,tZi,t)dt + Zi1dWyy,

‘/i,T - YT7
where
fi(Zl,ta R Zf,t)
1 - R 1

=2 (0, + Ps,t>\§/,@',t + pS,t/\is,i,t — YipsiZiz)® — 5%21-2@

and
T . )
0y =T(P; =Y —(+psiMys, + PsaNesy — VipsaZis)).
i=1 "
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(b) Also, suppose that there exist (V, Z)) i = I+1, ... . I+I', that satisfy E[supg<p [VA?] <
00, E[fOT(Z-)‘ )2ds] < oo and BSDEs

i,8

dv;»);f - _<ﬁ(Z7,),\t> + )‘Y,i,tZi/}th + Z{}tdWyJ,

Vir =Yr,
where
fi(Z3)
= 21% (01 + psiAvit + PsiAsic — %‘PS,tZiA,tf _ %’%(Zii\t)?

(i1) (The risky neutral probability measure Q; is well-defined)
(a) We assume that

1 ! * * ~ ! * A
{exp ( - 5/ VE(Wi,sUSPS,s + Zi,8)2 + ('Viﬁz‘,sasps,syds + / %(Wz‘,sasps,s + Zi,S)dWY,Zs
0 0
t o
+/ %Wi,sasps,des;)} , (117)
0 0<t<T

; A¥ ; * Y i T x 1 i ~ 31 _

is a P -martingale, where \j, = (+)‘Ki,t7+)‘5,i,t> ST = o (0, + PSiAy it PstNG it

YiPsiZi)-
(b) In addition, in the aggressive case i =1+ 1,..., 1+ I', we assume that

1 ! * * ~ ¢ * x
{exp(—§ / V(O ups,s + Z)F 4 (uimi osps,s) ds + / V(T Tops,s + Z2) AWy,
0 0

t
+/ %Wi):;*asﬁs,sdwé\;)} 5 (118)
0

0<t<T

‘ , : A
is a P*-martingale, where N\iy = (Avig, Asii) , m~° = =

? T ot
ViPsiZiy)- )
(11i) (X™ is a martingale under Q;)
(a) Also, for a probability measure Q; defined as

(01 + psidvit + PsiAsit —

dQi _ w(X] +Yr)
AP BRI (XF 4 V)]

where
ui(z) = 7 exp(—viz),

we assume that

T
o) [ / (wt)?o%dt | < oo. (119)
0
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(b) In addition, in the aggressive case where i = I +1,....,1 + I, for a probability
measure Q) defined as

Ak
1Q) _ Xy +Yi)
>\i o . 7'({\’* ’
W B+ )

where we assume that

T
E9 [/ (ﬂii*)Qofdt} < 00. (120)
0
(i) (Comparison results hold)
(a) Moreover, for the conservative agentsi, i =1,...,1, we suppose that for all A € A;,
a BSDE
dv;
= — (A5t 28, + A 29 )dt + 25, dWs + Z9,dWyy,
Vi = exp(—(X7 + V7)), (121)

has a unique solution (V, Z*) satisfying E[fOT((th)?—i-(Z{}jt)2)dt] < 00 and Elsupg<,<p [VP?] <
00, and a comparison result holds. That is, V} <V} VA € A;.
(b) For the aggressive agents i, i =1+ 1,.... 1+ 1, for all \ € \;, a BSDE

dv;
= — (A5t 28, + AN 29 )dt + 25, dWs + Z9,dWyy,
_ e
Vi = exp(—u(X7 + Y1), (122)

has a unique solution (V, Z*) satisfying E[fOT((Z_é\J)Q—F(Z_})}J)Q)dt] < 00 and Elsupyc,<p |V}?] <
o0, and a comparison result holds. That is, V} <V} VA € A,.

Remark 4 The zero-net supply corresponds to the case where m° = P* = 0. In this case,
instead of obtaining o by (114) in the positive supply case, we exogenously specify o and
obtain the expected return p in equilibrium.

6 Conclusion

In this study, we have investigated a multi-agent equilibrium model with heterogeneous
views on fundamental risks in an incomplete market setting. We have obtained the ex-
pressions of the expected return process in equilibrium in the cases of the square-root
state case with the random bound for the views on Brownian motions and a general state
process, where the sup-inf/inf-sup, sup-sup, or sup type individual optimization problems
are solved. We have also presented numerical examples.

The implications of this study are as follows. Firstly, by utilizing the expected return
process in equilibrium, traders can predict how the expected return on the risky asset
changes when the sentiments of the market participants shift and construct a profitable
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trading strategy for investment. Also, policymakers such as central banks can control
market sentiments as a result of their announcement of monetary policies so that it affects
the risky asset price process they target by influencing the bandwidth of the sentiments
of the market participants. Secondly, as a theoretical implication, the result shows that
the market equilibrium can be obtained in the incomplete market setting with multiple
agents with heterogeneous views on fundamental risks.

For limitations and future research, we have shown that the individual optimization
problems are solved in the cases of the square-root state process and a general state
process, assuming the one-time wealth shock depending on the state process, which is
common among the agents and can be taken as a linear functional of the state process,
and supposing the interest rate as zero. Extending the state process to a multi-dimensional
one, investigating the case where the one-time wealth shock is a nonlinear functional of
the state process, and solving for the equilibrium interest rate along with the excess return
process are the next future research topics. Also, applying the model to security pricing
under heterogeneous views on fundamental risks in an incomplete market is another future
research topic.
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A Proof for the individual optimization problem of
the conservative agents in Theorem 3 for the gen-
eral procedure in the zero-net supply case in Sec-
tion 5

In the following, we prove that the individual optimization problem of the conservative
agents is attained with (7}, Af). The aggressive case and the neutral agent case, as well
as the fact that the market clearing conditions are satisfied, are proved in the same way
as Theorem 1 in Section 3.

Let

Ji(mi, A) = E” [ exp(—(XF' + Yr))).

If (7f, AF) is a saddle point that satisfies

177"

Jl<7fl,)\*) S JZ(W* )\*) S Ji(’/T;k,)\),

7 (2 K3

for all m; € A; and A € A;, (7}, \) attains the sup-inf (4) and the inf-sup (5).

177N

We show that for given A\;, m = 7 attains the sup by the following convex dual
argument.

Proposition 1 Under assumptions of Theorem 3, for given \; = (X;iyt, XiSM)T, T =T
attains sup, ¢ 4, Ji(m, A).

Proof.

We consider

A "
Sup E" [ exp(—vi(XT' + Y))],
T EA;

where
< A*
dY; = (v + oy Ny, )dt + oy dWy,
T 3 AN AT ~ Af
dX[" =m0 (0, + Ps,t/\ifﬂ-,t + pS,tAgvt)dt + Wi,tUt(PS,tdWy} + PS,tdWS})v (123)

AWy, = AWy, — A}, dt,
AWy, = dWs, — Ny, dt.

We show that 7} attains the sup.
First, we let

Riy = —exp(—v(X[" + Vi),

where

. L
Tt = b (07" —vipstZiz), (124)
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(Vi,Z;) i=1,...,1 are solutions of BSDEs

{d%,t = —fi(Zig, ..., Zpg)dt + Zz’,tdWQ;;:

Vir =Yr,
with
filZigy . s Zry) = L (9;\;f — YipsiZit)® — l%ZiQta
7 ’ 27 C 20"
‘9;\; =0+ pS,t;‘:}Ef,@t + /A)S,t/_\g,i,t'
Then,

¥ 1 *
dRit = —viRid( X, + Vig) + 5%2Ri,td<Xﬂi + Vi)

o o 1 .
= —7 Ry ((ﬂ'i,tatetz — =%((7}oupse + Ziy)?

2
* A * AY * A AF
+(7Ti,t0tps,t)2) — filZ1gy -, Zig))dt + (77 ,00ps s + Zig) AW, + Wi,tUtPS,tdWsﬁ)
N A . A A
= =R, ((77'@'7,5015)05,1& + Zz',t)dWyft + Wi,tUtPS,tdWs}) ) (125)
since the drift part is

* * 1 * * ~
(7T@t0t‘9? - QVi((Wi,tUtPS,t + Zia)? + (7,00p54)°) — fi(Zrgs -+, Z14)
1, . 1 1
2 Viot 27

¥ * 1
= —3%i0 (Wi,t - —(Qt’ - %PS,tZz‘,t))2 + (9? - %‘PS,tZz',t)2 - i%ZZt - fi(Zl,t; ) Zl,t) = 0.

Next, we define a probability measure @); by

dQi _  w(X] +Yr)
AP B (X Y]

(126)

where

uj(x) = 7 exp(—v;x).

We remark that Q; is well defined since u}(z) > 0 and E” g [dﬁg] = 1. Since

WX+ V) = yiexp(—u(X[T + VA)
= —%‘Rz,t,

and by (125)

" \* " R \*
d(—%‘Ri,t) = —%Ri,t(—%(ﬁi,tfftps,t + Zz‘,t)dWyft - %Wi,tgtps,tdwsft)a
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we can apply Girsanov’s theorem because R; is a P -martingale by (103), and (WYQ, Wgh)
defined by

. )\>f< %
AW = AWy, + 7], 0upse + Ziy)dt,
. )\f % .
detZ = dWg + im;,0upsdt,

is a Q;-Brownian motion.
Then, by (124)

¥ N A*
pstdWy'y + psdWg,
. N . ¥
= psdWy?i + psdW§i — 0, dt,
and thus by (123)
AX]" =m0 (psdWye + psidWi).

By (105), it follows that for 7} € A;, X™ is a Q;-martingale.
Finally, we show
AF ,
BT [~ exp(—y(XF + Y7))]
X ok
< B [=exp(—vi(X7 + V7)),
by a convex duality argument.

We note that the following properties on the convex duality hold.
Let

;i (y) = 21617%(%(55) —zy),

for all y > 0, where u;(x) = — exp(—;z).
Then, for all x € R, y > 0,

ui(r) < (y) + yz, (127)
iy (ui(x)) + wi(x)w = ui(z). (128)
By (127),
WX+ Yr) < @(ET Wl (X5 + V)] %) + B (X + YT)]%(X;? + Yr),
where we set
r=X7 +Yr,
y= B WX+ vi)
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Hence

*

>‘i 5 X;‘ TG
EP" [—exp(—vi( X7 + Y7)] = BV [wy(XF + Yr))

< B (B (X 4 Vi) )]+ B X+ Vi) B [ (X 4 )
= EPY [ (X + Vi) + B W (XF + V)| EY[(XF + Yr)] (129)
< EPY [ (ul (X +YT>>] + EP [u ;<X +YT>]EQZ[(X +Y7)] (130)
= BPV [ (XF + Yo)] + B (WX + Ya) (X7 + 7)) (131)
= EPY [— exp(— (X + Vo). (132)
(130) follows since X™ is a @Q;-supermartingale and X™ is a Q;-martingale. (129) and

(131) are due to the definition of ); in (126), and (132) is obtained from (128).
For given 7}, A = A\! attains the inf. Thus, the proof is complete. B

B The Gaussian case where the individual optimiza-
tion problems for the conservative agents are solved

In this section, we solve the individual optimization problem for given expected return
process i of the risky asset process Sy in (1) when Y in (3) is a Gaussian process, where
)\y“ /\Sz, ty, oy and pg are deterministic processes and I = I, that is, the agents are
conservative. Although we limit the case where the agents are conservative and the zero-
net supply case for simplicity, the result can be extended to include the aggressive and
the neutral agent case, and the positive supply case. In this case, the system of BSDEs
reduces to separate BSDEs since Z in the BSDE can be specified as a volatility process
of Y.

The following theorem holds for the expected return process and the trading strategy
of the 1nd1v1dual optimization problem (4 ) and (5) in equilibrium for the Gaussian case.
We let T’ = o ST AV ir = —Avye and Ay, = —Ag ;e in the following.

Theorem 5 Suppose that the following conditions hold.

I

Ps, 1 N L3 5 N

W't < E —V'F(—Ps,t)\;j,t — ps,t)\i&j’t +Vipsiove) + Ps,t)\;,-,t + ps,t/\fq,i,t - %;PS,tUY,t) + oy,
i\ N

= 7T;tUtPS,t + oy, >0, (133)

pS,t;‘flp/,j,t - ﬁ&t;\g,j,t + ’VjPS,tUYJ))

IIM~

PSt(

Then, the expected return process p in equilibrium is given by u, = 0,0y where

1
f}/
= Wzta'tﬁ&t Z 0. (134)

I
1 B L
= Z _F(_ps,t)\§/7j’t - pS,tAis,j,t + ViPsiTyvit), (135)

j=1
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and (7}, A}) in equilibrium is given by m}, = = L6, + pgt)\ym + pSt)\S’zt ViPS.t0Yt)-

That is, \j, = (—l—)\Y”,—i—)\Szt)T attains the sup-inf/inf-sup problem (4), (5) for ad-
missible strategies m € A;, where the set of the admissible strategies is given by A; =
{m|X™is a Q;-supermartingale}, where a probability measure Q; is defined as

dQ;,  ul(XF +Yr)
AP EPT(XT 4 V)]

Moreover, the market clearing conditions (22) and (23) hold.

Remark 5 We remark that the following case, where there are two agents and one agent
has neutral views, is an example that satisfies the conditions (133) and (134). Let I = 2,
Y1,72 > 0, psy, pse > 0, oy > 0. We assume )\YQ,)\SQ = 0. Then, the conditions (133)
and (134) become

2 1
Psit v . X - -
: (Z ( PSt)\q;/J t Ps,t/\itgvjvt + %’,OS,tUY,t) - (—Ps,t/\;l,t - PS,t/\th + 71PS,tUY,t)) + oy

j= IZk 1’Yk

*
= 7717t0-t,05,t + Oy Z O,

and

[\

ps. L . L
(Z = (—PsuNy 0 — PsaNg 0+ ViPsuove) — (—psadya, — Psuba, + %ps,tffy,t))
k=1 v
= 7Tit0't:55,t > 0.

Proof of Theorem 5.
Let

Ji(mi, \) = BT [— exp(—i(XF + Y1))).
If (77, Af) is a saddle point that satisfies
Ji(mi, AD) < Ji(wr, AD) < Ji(mh A,

for all m; € A; and X € Ay, (7}, Af) attains the sup-inf in (4) and the inf-sup in (5).
First, we show that for given A\, m; = 7} attains the sup as follows using a super-
martingale property.

Lemma 2 Under assumptions of Theorem 5, for given \; = (+/\th7 —I—/\S”) , To= T

attains sup,, c 4. Ji(mi, A}).

Proof.
We consider

A ”
sup BT [~ exp(—yi(XF + Y7))],

miEA;
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where

dY; = (pyy + oy Ny, )dt + oy dWyy,
dXtﬂ—l = Wi,tat(et + pgt;\;i’t + ﬁS,tj\gi’t)dt
Af ~ AF
+7Ti,t0t (pS,tdWth + ps’tdWSft), (136)

AWy, = dWy, — (+AL, )L,
AWt = AWy — (+AL, )dt.

We show that 7} attains the sup.
First, we let

Riy = —exp(—vi(X] + Viy)).

Here, V;;, i =1,...,1 are given by

T T
¥
V;’t = YT + / fi(O'yjt)dt - / O'y7tdWKZt, (137)
t t
with
1 1
filoye) = 2 (07" — Vipsiovi)® — 5%032,7“
A - L=
0;" =0, + psﬂf)‘%ﬁi,t + pS,tAiFS’,i,t'
. 1 .
dR; = —i R d( X[ + Vig) + é’VizRi,td<Xm + Vi)
a1 .
= —7iliy ((Wi,to-tetl — §7i((77i,t0tp5,t + UY,t)Q + (Wi,tUtPS,t)z) — filoyy))dt
A . A
+(miopsy + UY,t)dwyft + Wi,tUtPS,tdWSft)
Lo Lo 2 N A A
= =Ry _5%@ (mie — pop (0" —vipsioye))“dt + (mitopss + UY,t)dWw + Wi,tUtPS,tdW&t )
0
(138)
since the drift part is
o1 2 A N2
o0, — 5%((7Tz‘,t0tps,t +ove)” + (mioipse)”) — filove)
1 1 A 1 . 1
= —§%Ut2(Wi,t T (07" — vipsiove))® + 2—%(9? — VipsOva)’ — 5%0'12/,t — filoys)
1 A
= —§7i0t2(7Tz‘,t — b 0;" — %‘PS,tUY,t))Z,
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which is maximized at

1 *
I (9/\

YiOt

— iPS10Y1)- (139)
Therefore, R; is a supermartingale and particularly a martingale when 7; = 7}. Hence,

At .
B [— exp(—v(XT + Y7))]
)\z‘ ¥
< B [—exp(—yi( X7 + Yr)).

|
Next, for given 7}, we show that A = A} attains the inf by a BSDE approach.

Lemma 3 Under assumptions of Theorem 5, for given 7}, = %(Qt+PS,t/_\§/,i,t+ﬁS,t5\g7i,t_
ViPstOvit), A = Af = (+)\Y”, —i—)\S”) attains infyep, Ji(wF, A).

Proof.
Firstly, for A € A;, we consider a BSDE

AV} = Z3,(dWsy — Asudt) + Z3 ,(dWyy — Aydt)
= — (A5t 28, + AN 29 )dt + 25, dWsy + Z9,dWyy,
V3 = Rir

Also, we note that V} = E*[R; ] and V) is minimized at (A;‘,t, o) A;t AL, sgn( 23,
*S,t = +>‘is,z‘,t59”(2§\;)a which satisfies )‘;,tZ})}jt = +/\§/,i,t|Z{>:€ ) ZSt = S,i,t|ZS,t|7 by

the comparison principle for BSDEs (e.g., Theorem 6.2.2 in Pham [27]) )

In the following, we first presuppose that \j,,Z¢, = +)\th, 528 = +)\isvi,t, then
confirm 29, 23, > 0.

Let R;; = —exp( %(XT* + Vi), where V;;, i = 1,...,1 are given by V;;, = Y +
ft fz UYS dS ft UstWYZS

Since R;; = — exp(—%(Xt + Vi+)) is a martingale under PN satisfying an SDE

AX Ar
ARy = Z5;1dWg , + 2y 1 dWy 4,
where

*
Zsir = =il (7] ,00ps s + Ovi),
.
Zyip = —%Ri,t(ﬂi,tatps,t),

we have only to confirm Zg,,, Zy,;, > 0, namely,

pSt(e — ipsiOyi) + oy > 0,

A~

Pst (9)\*

- 'YzPStUYt) >0,

7

which is satisfied by conditions (133) and (134). W
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Thus, (7}, Af) is a saddle point and (7, A\I) attains the sup-inf in (4) and the inf-sup

in (5). Finally, we confirm that when the expected return process p of the risky asset

price process S; is given by py = 040, with € in (135), the market is in equilibrium, that
is, the market clearing conditions

> w =0, (140)

and
ST - =0, (141)

hold.

Lemma 4 Under assumptions of Theorem &, for the given expected return process i,
where p; = 00y with 0 in (135), the market clearing conditions (140) and (141) hold.

Proof. Since
1 *
T, = (92\1

YiO¢

- ’YiPS,tUY,t)

7 o, (0, + PSt)‘th + pSt)\Szt ’YiﬂS,tUY,t)>

we have

1
Utzﬂ'” = ZV 9t+PSt)\th+pSt>\sm YiPs,t0Yt)
i=1 "
I

I
1 _ .
Z Z — Ps,t)\;i,t - Ps,t)\fg,i,t + ViP5 0y t)
1 % 7

i=

= 0.
Thus, >1_ T = 0.

Also, (141) follows from (2) and (140).
Thus, the proof of Theorem 5 is completed. l
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